IEEE TRANSACTIONS ON VEHICULAR TECHNOLOGY, VOL. 69, NO. 2, FEBRUARY 2020

Compressive Sensing Based Channel Estimation for
Millimeter-Wave Full-Dimensional MIMO
With Lens-Array

Ziwei Wan ', Zhen Gao ',
Byonghyo Shim ', Senior Member, IEEE, Kai Yang ',
Guogiang Mao ', Fellow, IEEE,
and Mohamed-Slim Alouini **, Fellow, IEEE

Abstract—Channel estimation (CE) for millimeter-wave (mmWave) lens-
array suffers from prohibitive training overhead, whereas the state-of-
the-art solutions require an extra complicated radio frequency phase shift
network. By contrast, lens-array using antenna switching network (ASN)
simplifies the hardware, but the associated CE is a challenging task due to
the constraint imposed by ASN. This paper proposes a compressive sensing
(CS)-based CE solution for full-dimensional (FD) lens-array, where the
mmWave channel sparsity is exploited. Specifically, we first propose an
approach of pilot training under the more severe haraware constraint
imposed by ASN, and formulate the associated CE of lens-array as a CS
problem. Then, a redundant dictionary is tailored for FD lens-array to
combat the power leakage caused by the continuous angles of multipath
components. Further, we design the baseband pilot signals to minimize the
total mutual coherence of the measurement matrix based on CS theory
for more reliable CE performance. Our solution provides a framework
for applying CS techniques to lens-array using simple and practical ASN.
Simulation results demonstrate the effectiveness of the proposed scheme.

Index Terms—mmWave, FD-MIMO, lens-array, channel estimation
(CE), compressive sensing (CS), pilot design.

1. INTRODUCTION

ILLIMETER-wave (mmWave) is a key enabling technology
M for 5G and beyond [1], and its applications to vehicular com-
munications have attracted significant attention in recent years [2].
Multiple-input multiple-output (MIMO) system with lens-array is a
cost-efficient way to facilitate mmWave communications [3]-[9]. By
exploiting the energy-focusing property of large-aperture lens and small
number of radio frequency (RF) chains, system can be implemented by
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Fig. 1. Diagrams of mmWave FD-MIMO with lens-array and (a) bulky full-

connected PSN used in [7]-[9]; (b) proposed simple ASN.

the simple antenna switching network (ASN) instead of the bulky phase
shifter network (PSN). Main benefit of this approach is that the spatial
multiplexing can be achieved by using lens-arrays with reduced power
consumption and hardware cost [3]-[5].

However, major challenge of this approach is that we need to
estimate the high-dimensional channels from a limited number of RF
chains [3]-[9]. In [3], the lens-based approach has been proposed. In
this scheme, MIMO channel is divided into the multiple single-input
single-output channels, assuming that angles of arrival (AoAs) and
departure (AoDs) are separated sufficiently. On that basis, a channel
estimation (CE) scheme for the linear lens-array has been proposed
in [4]. In [5], the idea in [4] has been further extended to the problem to
estimate the channels between base station (BS) using full-dimensional
(FD) lens-array and multiple users with analog precoding. However, it
has been pointed out in [6] that the residual interference from different
paths still exists, resulting in the degradation of performance. To address
the problem, a beam selection scheme for the single-antenna users has
been proposed. In [7], [8], more sophisticated approaches to estimate
the channels between FD lens-array and users with one or multiple
single-antenna has been proposed. To support the multi-antenna users
with analog precoding, a CE scheme utilizing the image reconstruction
technique has been proposed [9]. Drawback of the approaches in [4],
[5] is that they require a complicated ASN, where one RF chain needs
to activate all transmit antennas. Moreover, solutions in [7]-[9] require
an extra complicated PSN (see Fig. 1(a)), causing insertion loss, power
consumption, and also extra hardware cost.

In this paper, we propose a compressive sensing (CS)-based CE
technique for mmWave FD-MIMO with lens-array. In this scheme,
we use a low-cost and energy-saving ASN where each RF chain is
activating at most one antenna (see Fig. 1(b)). First, we propose a
framework of pilot training taking into account the constraint imposed
by ASN. Then, we design a redundant dictionary tailored for FD lens-
array to combat the power leakage caused by continuous AoAs/AoDs.
Moreover, to minimize the total mutual coherence of the measurement
matrix [12]-[15], we design the transmit/receive pilot signals in the
baseband (BB) part. Simulations are conducted to demonstrate the
effectiveness of the proposed scheme over the conventional approaches.

Our contributions are summarized as follows.

® We propose a CS-based CE approach that takes into account the

constraint imposed by ASN. This is in contrast to the existing
CS-based solutions in [7]-[9] where a randomized PSN is em-
ployed to generate pilot signals, so that entries of the measurement
matrix are independent identical distributed (i.i.d.) with good
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restricted isometry property (RIP), at the cost of complicated RF
hardware.
® Tocombat the power leakage in the angular-domain sparse CE for
MIMO systems, we consider the unique antenna structure of lens-
array and design a redundant dictionary tailored for FD lens-array
to sparsify the channel and improve the sparse CE performance.
To the best of our knowledge, this is the first trial to design a
redundant dictionary for the FD lens-array.
® We design the BB pilot signals for further improvement of CE
performance. The state-of-the-art pilot design in [7]-[9], [11]
depends on the randomized PSN to design the measurement
matrix according to the RIP. However, these solutions are no
longer applicable for lens-array with simple ASN, and RIP-based
pilot design is very difficult in practical scenario [12]. Hence,
we design the pilot under a more tractable rotal mutual coher-
ence minimization criterion [12]-[15], whereby the closed-form
solution to optimize the BB pilot signals can be derived.
Notations: Vectors and matrices are denoted by lower- and upper-
case boldface letters, respectively. (-), (-}, (), and Tr(-) denote
the conjugate, transpose, conjugate transpose and trace of a matrix,
respectively. C and Z are the sets of complex numbers and integers,
respectively. CN” denotes the complex Gaussian distribution. [-]; and
[-]i,; represent the i-th element of a vector and é-th row, j-th column
element of a matrix, respectively. Iy represents the N x N identity
matrix. |- | and [-] denote the flooring function and ceiling function, re-
spectively. The “sinc” function is defined by sinc(z) 2 sin(mx) /(7).
[Ill2s I/l 7, and diag( - ) represent the ¢,-norm, Frobenius norm, and
(block) diagonalization, respectively. ® is the Kronecker product and
vec( - ) is the vectorization operation according to the columns of the
matrix.

II. SYSTEM MODEL

We consider a mmWave FD-MIMO system with lens-arrays at both
the transmitter and the receiver. In this work, we employ a simple
and practical ASN, where each RF chain can activate at most one
antenna, as shown in Fig. 1(b). Compared to the full-connected PSN
(see Fig. 1(a)) [7]-[9], the proposed ASN is simple to implement and
also power-efficient so that it is a more appealing model for MIMO
communication under the limited RF power resource [16]. On the focal
surface of electromagnetic (EM) lens, we use the antenna distribution
for FD angular coverage proposed in [5]. In this model, the total number
of transmit antennas is given by'

= [P3]-4 D cos | arcsin "
M=o (2 {DT < <DT>>J H)’
(D

where D% and ﬁ% are the normalized apertures of the transmit FD
lens in the horizontal and vertical dimensions, respectively. Similarly,
for the normalized apertures D% x D%, of receive FD lens, the number
of receive antennas Ny can also be calculated using (1). The numbers
of RF chains at the transmitter and the receiver are denoted by NRY
and NEF respectively. Moreover, the associated channel matrix H &
CNr*NT can be modeled as [9]

L
H = (\/NrNp/VL) Y gar(0y, op)al (04, %), ()

=1

where L is the number of multipath components, g; is the complex gain
corresponding to the I-th path, 6% (8%) and ¢} (p%) are the vertical

LOur distribution is slightly different from that in [5] to make N7 be even
without degrading the spatial resolution of lens-array for ease of analysis.
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Tlustration of proposed pilot training scheme using directional beams.

Fig. 2.

angle and horizontal angle of AoD (AoA) of the [-th path, respectively,
VN7 Ngr/ /L is the normalization factor, and ar € CN7*! and a R €
CNr*! are the steering vectors of lens-arrays at the transmitter and
receiver, respectively. The steering vectors for lens-arrays are different
from those for phased-arrays. Taking the transmitter for instance, the
steering vector can be expressed as

[ar (07, ¥7)], = 7sinc [Df (sin o — sin67.)]
x sinc [D2 (sin B3 cos al — cos 0L sin ©4)], (3)

where (o)., B7) is the angular coordinate of the n-th antenna dependent
on the location of the antenna on the focal surface [5] and ~ is a
normalization factor guaranteeing ||ar (04, 4|3 = 1.

III. PROPOSED CHANNEL ESTIMATION TECHNIQUE

A. Proposed CS Approach Based on Pilot Training

Considering the hardware property of lens-array with ASN, we
designa pilot training framework based on CS. Specifically, the transmit
pilot signal in the m-th time block s,, € CNT*!(1 < m < NP'°") can
be expressed as a product of the RF part F};. € C N7NE" and the BB

NRF
part fj; € C'r ™ as

sm = Frpfgs. “

We assume NZ°"P = Np/NRF € 7, NP''/NE" ¢ 7, without
loss of generality, and p = [mNZ"P /NP € {1,2,..., N&°"},
This implies that every NP /NE"P successive transmit BB pilot
signals fJ}; will share the same transmit RF pilot signal F§ .. In our
scheme, NBF antennas are simultaneously activated as a transmit (Tx)
group to form NEF directional transmit beams, as illustrated in Fig. 2.

At the receiver, we assume that N§"P = Ny /NEY € Z and all
NEF RF chains are used. Thus, each time block can be divided into
NE"P equal-length time slots (see Fig. 2). The received signal in the
n-th time slot (1 < n < NF°") from the m-th time block can be
expressed as

Yn,m = (WEFWEB)H(HSm +1p,m)

. B &)

= (WgpWgg) " Hs,, + iy s
where Wi € CNRNE" and Wis € CNR"NE" are the RF
and BB parts of the receive pilot signals, respectively, n,, ,, ~
CN (0,021 ng) is the additive white Gaussian noise vector, and
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_ RF .. .

A,m = (WEWER) n, ., € CVr <!, Similar to the transmitter,
NEF antennas are activated as a receive (Rx) group and NEF direc-
tional receive beams are formed. For N% """ successive time slots at the

group
receiver, we obtainy,, € CN&*! by collecting {y,..m },,.5 - Thatis,

Ym = (WRFWBB)HHSm + Dy, (6)

T T T Npxl & _ [oT
where Yo, = [V s Yyerouws ] € CVRXL g, =[A] ...,
group,

Neroup

ﬁ%go“p’m]T eCNrl Wrp=[Wkg,... ,WghE ]eCNRrXNR,
. group
and Wy, = diag(Whp, ..., Wy )€ CVeXlNg,

pilot
Further, by collecting {y, },,~, . we obtain an aggregate observa-

tion of the channel given by

Y = (WRFWBB)HH[Sh .. .7SN;ilot] + [I_ll7 .. .,l'_lN;ilot]

_ wWH wH N
= W5 WirHF g Fpg + N, (7)
N« PIlOE
where Y =[yi,...,yypilot] € CORNT 0 Fpp = [Fgp, ...,
T
NEFOUP NETOuP pilot
T NpxN 1 1 T N7 xN,
Fri JeChr ) i FBB_dlag(FBBv'“vFBB )eC T
(p-1)NPHot pnPilot wpilot
Ngri"Tuijl W N?Fxﬁ _
P — T T — [+
Fin = [fsp ..o fgy JeC T ,and N=[f,,
_ N PO
...,anilot]E(C RNy,
T

In a nutshell, in each Tx (Rx) group, NB¥ (NEF) non-overlapping
transmit (receive) training beams will be simultaneously formed by
activating all RF chains at the transmitter (receiver). With the pilot
signals received by all Tx groups and all Rx groups, the FD angular-
domain channels will be sounded. For lens-array with simple ASN, our
proposed CS-based approach takes into account the constraint imposed
by practical ASN, so that the RF training beams are directional, which
is different from the omni-directional RF training beams in [4], [5],
[7]-[9]. Note also that in each Tx group, the number of BB pilot signals
is smaller than that of RF beams as we set NP/'°* /NP < NEF je
N;ﬂm < N7, and the smaller N{,iﬂm /N7 indicates the smaller training
overhead.

We note that a signal transmitted in mmWave band suffers from
severely high path loss and blockage effect. Consequently, there exists
only a few multipath components between the transmitter and the
receiver in mmWave MIMO systems (i.e., L < Np or L < Ng).
This property is often referred to as the angular sparsity [1], [15],
[17]. Thanks to the angle-dependent energy focusing property of lens-
array [3]-[5], along with the angular sparsity of mmWave channel, the
channel matrix H can be readily modeled as a sparse matrix, indicating
that only a small number of channel elements have the dominated
channel energy. By vectorizing Y, therefore, a problem to estimate
H from (7) can be formulated as the sparse signal recovery problem as

y = vee(Y) = (FpFip ® W Wip)vec(H) + vec(N)
=®h+n, ®)

pilot . . . .
where y € CVr Nr*! is the vectorized received signal, ® =

(FL.FL, o WH, W) € CVP Np*NeNp i the measurement
matrix, and h = vec(H) € CVrVr*!, Since h is a sparse vector,
we can basically use any sparse signal recovery algorithms such as
orthogonal matching pursuit (OMP) to efficiently estimate h. Since
NP'°%is in general significantly smaller than N5, pilot overhead of our
approach is much lower than that required by conventional approaches
such as least square (LS) estimation technique [4], [S]. Also note that
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the measurement matrix ® in (8) is dedicated to the proposed frame-
work of pilot training, which is essential to the design of BB pilot in
Section II-C.

B. Redundant Dictionary Design to Sparsify Channels

The accuracy of CS-based CE depends heavily on the sparsity of hin
(8) [12]. However, the power leakage caused by the mismatch between
continuous AoAs/AoDs and discrete dictionary with limited resolution
may weaken the sparsity of h [7]. To mitigate this behaviour, we design
a redundant dictionary by quantizing both the virtually vertical and
horizontal angles with a finer resolution, where the sets of the quantized
virtual angles can be expressed as

A'U = {99|Sin09 = _l + (29_ 1)/G'U7g: 1>~"7G'L}}7

)
Ah = {@Q‘Sin@g =-1+ (29 - 1)/Gh7g = 17' . 'aGh}'

Here A, and Aj,, are the sets of quantized vertical and horizontal
angles, respectively, and G, G, > max(N, N;). Under this setting,
the channel matrix can be expressed as

H=AzH,AY +E, (10)

AR = [aR(917<P1): s 7aR(91780Gh)7' . '7aR(9G177@Gh)]’
Ar =lar(0,¢1),...,ar(b1, ¢c,), - ar(bc,,vc), )

are the dedicated redundant dictionaries for lens-array, H, €
CGvGnxGuGn jg the L,-sparse channel approximation in the quantized
virtual angular domain, E € CN&*NT i the quantization error matrix
treated as a random noise. Note that the redundant dictionary in (10) is
tailored for FD lens-array according to (3), which is essentially different
from the dictionary design for phased uniform linear array in [10].

By substituting (10) into (8), we have

y = ®vec(AgH,AY + E)4+ 2 = ®Th, +n, (11)
where ¥ = A% ® AR € CNrNpx(GvGn) s the redundant dictio-
nary matrix, h, = vec(H,) € C(GvGn)**1 i the enhanced L,-sparse
channel vector after the transformation by ¥, and n = ®vec(E) + nn
is the effective noise vector. Usually, the quantization error E and the
degradation of the sparsity of H can be mitigated by increasing GG, and
G}, Thus, to obtain a better performance, we first use (11) to estimate
h, and then get the estimate of H using (10).

C. Pilot Signals Design Based on CS Theory

To obtain a measurement matrix with a good RIP, many CS-based CE
techniques employ the pilot signals randomized by the phase-shifters
in the RF part [7]-[9]. To do so, an extra PSN, as shown in Fig. 1(a),
is required. Nevertheless, designing pilot signals for lens-array with
simple ASN to achieve the i.i.d. entries of measurement matrix with
good RIP is not possible due to the hardware constraint resulted from
ASN. This motivates us to design the pilot signals constructing the
measurement matrix ® in (11), based on the more tractable total mutual
coherence minimization criterion [12]-[15] for reliable sparse CE.
Since we adopt the simple ASN, the RF parts of the pilot signal can be
expressed as

Frp = I, Wip = v (12)

where Iy is the N x N identity matrix after the random permutation
among its columns, and the elements “1” and “0” denote switching on
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and off, respectively. Note that we randomly permute the columns of
Fyy and Wi, to improve the CE performance.

Moreover, given Fpp and Wy, we minimize the total mutual
coherence [12]-[15] of the matrix ®W¥ by formulating the design
problem of Fzz and W as

(Fip, Wip) = argmin (@)

FBB ’WBB

st.|Fepl% = NP and ||Wggl|[% = Nk, (13)
where pf(®@W) £ 37 [[@P]F [®W], [*is the total mutual co-
herence of ®W¥, and we assume that the transmit power is normal-
ized (|[Fgs],,[lf=1,1<i<NP™) and [[Wgg], ;|3 =1,1<
j < Np, for ease of analysis, respectively. According to [10], uf(®P)
satisfies the following inequality

ﬂt(q"I’) < :u‘t(FgBFgFA;)#t(WgBWgFAR)’ (14)

which sheds light on how we decouple the problem (13) to avoid
the difficulty in joint optimization. To be specific, we minimize
p(FLLFLLAY) and ! (WE;WEHLAR) over Fpp and Wy, re-
spectively. Taking p! (FL FL . A%) as an example, we have

.y (@) 2
Mt(FgBFgFAT) = ”FfFa -Ic.q, HF
=T (FIF,FIF, - 2FFF, +10.6,)

= Tr(F,FEF,FE —2F FH Iypitor) + GeGa — Npilot

2 .
- HFFf ~Lypiior| 4+ GeGu = NP

2
_ T T * T y* * . pilot
- HFBBFRFATATFRFFBB ~Lypior|| 4 GGl = N}

()

2 .
+ GG, — NPt
F

T 1o+
HCTFBBFBB — Lypor

NBroup
2

T
T *
S HCT(FgB) ()" — Lyptorgseoms |

p=1

+ GeGa _ N;ilot

©

5)

where (a) is based on F, =FL FL. A% and the normalized
l,-norm assumption for each column of F,, (b) follows from
Fi:Frr =In, and Ar Al ~ cTINTz, and (c) is due to Fgp =
diag(Fkg, ..., Fgémup). One can readily observe that columns from
FLp,Vp e {l,..., NF°"P}, should be mutually orthogonal to min-
imize (15). Therefore, the solution F§z minimizing (15) can be ex-

pressed as

ETOuD
Fip = diag(Fig, ..., Fzf ). (16)
where  FRp(1 <p < NF°'P) are the matrices satisfying

px \HEP* _ . Lo .
(FRR)"Fip =1 NBiIot /sroup- In our simulations, we use the specific
: px , : RF RF
solution Fpp —Ul:Ngxloc/N%rOllp, where U is the Np" x Np
discrete Fourier transformation (DFT) matrix and the notation
Ul_ pilot group denotes the submatrix of U constructed from the
T T

2This approximation is empirically reasonable for the dictionary matrix Ap
and we can use the metric ep = [|[ApAH — cTINTH%/HATAJI?H%, with

er = Tr(Ar ALY /Ny to justify it. In our simulations, we calculate that the
value of ez will be smaller than 0.2, which is sufficiently small to ensure the
validity of this approximation.
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pilot

first ﬁ columns of U. Similarly, the obtained solution for Wgp
T

is given by

NBToup

Wip = diag(Wgg, ..., Wi ), (17)

where W5 (1 < n < NE°"P) can be arbitrary unitary matrices. In
our simulations, we set W5 as the DFT matrix.

D. Computational Complexity Analysis

In this subsection, we focus on the computational complexity of the
proposed scheme. Since the CE problem has been formulated as the
sparse signal recovery problem in Section III-B, various off-the-shelf
CS algorithms can be used to estimate the channels for the proposed
scheme. Clearly, the computational complexity of the proposed scheme
heavily depends on the adopted sparse signal recovery algorithms. In
this paper, we employ the well-known OMP algorithm [10], [12] to
solve h, in (11). The computational complexity of our scheme is
summarized in the left column of Table I. In Table I, the notation
O(N) stands for “on order of N,” and the index of iteration in OMP
algorithm is denoted by . In essence, the OMP algorithm consists of
four major steps: correlation, project subspace, residual update, and
stop criteria identification, and the computational complexity of each
step is summarized in the table. Taking a typical system configuration
with Ng = 1, N2'** =32 and G, x G}, = 20 x 20 as an example,
we can observe that the most significant computational complexity
burden comes from the step of correlation due to the large G, and
G'1,. However, the computational complexity of other steps, especially
for the step of project subspace requiring matrix inversion operation,
is irrelevant to GG, and G, which indicates that the complexity of
the proposed scheme is acceptable even though large G, and G}, are
choosen for better resolution of the redundant dictionary.

To compare the proposed scheme with existing techniques, we
consider the state-of-the-art dual crossing (DC)-based support detection
algorithm [7]. The DC-based support detection algorithm is an exten-
sion of OMP algorithm, and its computational complexity is provided in
the rightcolumn of Table I. In [7], N,, x N}, = N is the geometric size
of transmit lens-array, the reciever has one antenna with Nz = 1, and
J is a pre-defined parameter. Note that .J can be very large compared
with the number of multipath L (e.g., J was set to 64 when L =3
in [7]). Therefore, the DC-based support detection algorithm suffers
from high computational complexity due to high-dimensional matrix
inversion operation in project subspace step. By contrast, although the
computational complexity of the proposed scheme increases with G,
and Gy, it can provide a more robust performance and a trade-off
between the performance and the complexity, which will be detailed in
the next section.

IV. SIMULATION RESULTS

In the simulation, for the channel model, we set the carrier frequency
to 30 GHz [11], g; ~ CN(0,1), and the AoAs/AoDs 0%, ok, 64,
4. follow a uniform distribution U[—m /2, 7/2]. First, we compare
the performance of the proposed scheme and the DC-based support
detection scheme [7]. For fairness, we consider a downlink system
with a single-antenna user, i.e. Np = N}}F = 1, consistent with those
in [7]. We set DI x DY = 6.4 x 6.4 with Ny = 128 according to
(1), which is equivalent to an N,, x Np = 8 x 16 uniform rectangular
array in [7], and NR¥ = 4. Note that the DC-based support detection
scheme requires the bulky full-connected PSN, so that it will cause a
prohibitively large hardware cost.

In Fig. 3(a), we plot the normalized mean square error (NMSE) per-
formance of the DC-based support detection scheme and the proposed
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TABLE I
COMPUTATIONAL COMPLEXITY OF TWO SCHEMES IN EACH ITERATION

Proposed Scheme with OMP

DC-based Support Detection Scheme [7]

Correlation O(NRN;HOt GGp)

O((Ny, — 1)(8N3 + 8N2 + 2N, NP +2Ny)
+(Ny — 1)(8N3 + 8N2 + 2N, NP'** 4 2N,))

Project subspace | O(i% + 2NRN¥11°ti2 + NRNéillOti)

O(J3 + 2J2N¥110t + JN;IlOt)

. ilot . ilot
Update residual | O(NgNEP™"i) O(NR™M))
L ilot
Stop criteria O(NpNZ™Y) N/A
10 . . . , , , , ! 20 : . . —
— ¥ = DC-based Support Detection Scheme [7] = ¥ —DC-based Support Detection Scheme [7]
—&— Proposed Scheme, G, = G, =15 151 —©—Proposed Scheme, G = G, =20 |
5rs R Proposed Scheme, GV = Gh =20 1
\ —e— Proposed Scheme, G = G, =40
0\7 K —A— Proposed Scheme, G, = G, =60
N N Proposed Scheme, GV = Gh =80 E
A N s
o 5 1 @
= =
z P4

~
%~ o
olled HEIES S

20 . . . . .
-5 0 5 10 15 20 25 30 35 40

SNR [dB]

(a)
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Fig. 3. Performance comparsion between the proposed scheme and the DC-based support detection scheme with Np = N gF =1, Ny =128, N;{F =4, and

N;ilot — 64.

scheme with different {G,,, G, } as a function of signal-to-noise ratio
(SNR), where L = 3 is considered. It can been seen that even with
a simple ASN, the proposed scheme outperforms the DC-based sup-
port detection scheme when the appropriate parameters {G,,, G, } are
chosen. We also observe that the performance of the proposed scheme
improves with { G.,, G}, }, which trades off the NMSE performance with
the computational complexity. Moreover, when { G, G}, } is larger than
20, the performance improvement is minor, but at the cost of prohibitive
computational complexity. For this reason, we set G,, = G, = 20 in
our experiments.

We further investigate the robustness of different schemes as a
function of the number of multipath L in Fig. 3(b). Note that when
L increases, the power leakage becomes severe and the structured
sparsity patterns of different paths leveraged in the DC-based support
detection scheme are destroyed. As a result, we observe from Fig. 3(b)
that the performance of the DC-based support detection scheme is
degraded when L increases. However, by leveraging the enhanced
sparsity benefited from the designed redundant dictionary, the proposed
scheme can effectively estimate the channels with more multipath
components.

Another drawback of the DC-based support detection scheme in [7]
is that it only considers the systems with single-antenna users, while the
proposed scheme can be directly applied to the system with lens-array
at both the transmitter and the receiver. We consider such a more general
scenario and investigate the performance of the proposed scheme. In
simulations, we consider D} x D3 = Dl x D% = 4.7 x 4.7 with
N7 = Ng = 64 according to (1), NBF = NEF =4 (je., N3P =
NE" =16) and G, = G}, = 20.

For comparison, we also investigate the following schemes: 1) the
proposed scheme with random BB pilot signals [11]; 2) the proposed

scheme without using redundant dictionary, and 3) the conventional
well-determined LS estimator based on the beam training, i.e., using LS
to estimate h from (8) when N;il‘“ = Ny, Fgg =1y, and Wgg =
I Ngp-

In Fig. 4(a), we plot the NMSE performance of different schemes as
a function of SNR. We observe that the NMSE of the proposed scheme
improves with IV, 73““. ‘We also observe that the gain of the proposed BB
pilot signal design and the redundant dictionary design is considerable
within a wide range of SNR. For example, when N2'** = 32 and
SNR = 0 dB, the proposed scheme has more than 10 dB gain over
the well-determined LS scheme with only half the pilot resources.
Note that for beam training based LS estimator, ® in (8) becomes a
unitary matrix, so the NMSE performance of LS estimator achieves the
minimum of Cramér-Rao lower bound of linear estimators. However,
by leveraging the sparsity of mmWave channels, the proposed CS-based
CE scheme outperforms the LS estimator even with much smaller
number of pilots, especially at low SNR. Considering that the SNR
is usually low in most mmWave systems at the CE stage, the proposed
scheme is effective in estimating the practical channels for mmWave
FD-MIMO with lens-array.

We further compare the bit-error-rate (BER) performance of the
proposed CE scheme and well-determined LS approach. Based on
the estimated channel, we apply an energy-based antenna selection
scheme in [4] for the data transmission. We consider the 64-QAM
modulation, SVD precoding, and turbo channel coding with 1/3 code
rate. From Fig. 4(b) we see that when compared to the well-determined
LS scheme, the proposed scheme achieves improved BER performance
with a reduced pilot overhead. When BER is 1072, for example, the
proposed scheme with N;ibt = 32 achieves about 1 dB gain over the
LS scheme, while the pilot overhead is reduced by 50%.
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V. CONCLUSION

In this paper, we proposed a CS-based CE scheme for mmWave
FD-MIMO with lens-array, which sheds light on the application of CS
techniques to lens-array using simple and practical ASN. Specifically,
we first proposed a framework of pilot training based on CS under
the constraint imposed by ASN. Then, we designed the dedicated
redundant dictionary tailored for FD lens-array. We also designed
the transmit/receive pilot signals for improved CE performance. In
particular, the BB pilot signals are designed to minimize the to-
tal mutual coherence of the measurement matrix. From the simula-
tion results, we demonstrated the effectiveness of the proposed CE
technique.
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